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Today’s best consumer cameras typically use computational imaging techniques to 
digitally enhance images by means of software post-processing to yield both high fidelity 
and low cost. A common technique, for example, is to combine multiple shots with 
different camera settings into one enhanced image that has a high dynamic range (HDR). 
This post-processing-based approach fails when fast motion and/or rapidly changing 
illumination are present, as often happens in autonomous driving, drone imaging, and 
action-camera applications, or when the illumination itself is actively controlled (e.g., for 
depth sensing). These applications require a much tighter temporal integration of: (1) 
in-pixel processing, (2) pixel readout, and (3) post-capture enhancement. Aiming to 
address these needs, a new class of ‘coded’ computational image sensors has emerged, 
with both fine (i.e., per-pixel) [1-3] and coarse (i.e., per-pixel-cluster) [4] programmable 
exposure control. Some of these sensors offer spatial exposure control for single-shot 
HDR imaging [1,2], but require multiple ADC types and/or a number of pre- and post-
processing steps (e.g., adaptive pixel-wise exposure control, HDR reconstruction, etc.). 
Other coded sensors support a variety of computational imaging techniques (e.g., robust 
depth imaging, compressed sensing [3]), but their conventional ADCs do not offer HDR 
readout. HDR sensors exist that digitize the pixel output during exposure, before it 
saturates, but offer no coding [5,6]. 
 
We introduce an image sensor with an ADC-free flux-readout scheme that can output 
one or more digital HDR flux samples per frame, based on sinusoidal-reference 
comparator binary outputs that are read out at 26kHz during exposure. Our readout 
scheme, which we call Regression-based Flux-to-Digital Conversion (RFDC), offers wider 
dynamic range compared to conventional ADC architectures, is generally applicable to 
any (non-SPAD) pixel design and reduces digital processing to a simple pixel-wise 
regression. A second contribution of our image sensor is the support for 80ns rapid-
update pixel-wise exposure coding at rates more than two orders of magnitude faster 
than the state of the art. This functionality enables capture of light with fast-changing 
intensity, and is independent and complementary to our RFDC scheme.  
 
While single-slope (SS) ADC is the architecture of choice in most CMOS image sensors 
(CIS), mainly due to its compactness and linearity, it typically offers limited dynamic 
range, speed and energy efficiency. The SS-ADC consists of a comparator and a shared 
global ramp generator. As shown in Fig. 5.8.1 (top, left), the voltage corresponding to 
the integrated photogenerated charge is sampled at the end of the exposure period and 
compared by the SS-ADC with a ramped reference voltage. The timestamp of the 
comparator output transient is then converted to a digital number corresponding to the 
pixel intensity. However, the pixel’s full-well-capacity (FWC) limits the sensor’s dynamic 
range for high flux, and its output is only available at the end of the exposure. Our 
programmable-rate RFDC scheme, on the other hand, estimates light flux while the pixel 
is being exposed, as illustrated in Fig. 5.8.1. RFDC uses only a comparator with a 
sinusoidal reference voltage. In the simplest version of our scheme (Fig. 5.8.1 (top, 
right)), the timestamp of the comparator output transient is used to estimate the 
instantaneous incident flux (flux is equal to the line’s slope). High flux values simply 
trigger the comparator earlier in the exposure period, before the pixel saturates. This 
allows for capturing scenes with a wider dynamic range. As RFDC operates during the 
exposure, no extra readout time is required. 
 
A sinusoidal waveform serves as a good approximation for the theoretically derived HDR-
optimum shape of the reference voltage. As opposed to a ramp or other time-varying 
waveforms employed with SS-ADCs, a low-noise sinusoidal voltage can be generated 
using negligibly small power. We take advantage of this fact by using a multi-period 
sinusoidal reference voltage to further boost the signal-to-noise ratio (SNR) of the 
measured flux. Figure 5.8.1 (bottom, left) shows that such an approach yields multiple 
comparator output transients within one exposure period, which can then be used to 
improve the flux estimations by line fitting. Lower-flux pixels cross the sinusoidal 
reference voltage the maximum number of times (four times in the example shown), and 
higher-flux pixels cross at least once. For line fitting, we use linear regression as it also 
reduces the effect of the reset noise (corresponding to the offset of the fitted line) and 
acts as a viable alternative to the conventional correlated-double-sampling (CDS) 
technique. Extending this further, one can increase the number of sinusoidal cycles to 
enable piecewise-linear fitting and detect multiple flux values before resetting the pixel, 
as shown in Fig. 5.8.1 (bottom, right). This potentially allows for estimating motion in 
the scene within a single frame, as long as the pixel does not saturate.  

In addition to its RFDC readout scheme, the image sensor enables rapid pixel-wise 
coding, which allows for capturing light with fast-changing intensity. Figure 5.8.2 (left) 
depicts a block diagram of the image sensor, which has two respective ports: (1) fast 
per-pixel-exposure binary code inputs at the maximum rate of 12.5M pixel rows per 
second, with each port addressable by an independent random-access row decoder, and 
(2) comparator outputs at the maximum effective rate of 26k binary pixel array readouts 
per second used to estimate intra-frame HDR flux. As opposed to [1,2,4] where spatially 
coded exposure control is fully used up to enable HDR imaging, in this sensor the HDR 
is offered by the RFDC, freeing up the per-pixel coded-exposure control functionality for 
other computational imaging applications. 
 
Up to 870 full-frame comparisons can be performed at 30fps with the IC consuming only 
8.56mW. The linear regression adds a very small power overhead – it requires computing 
an inner product of two low-dimensional vectors (e.g., three-five dimensions in Fig. 5.8.1 
(bottom)).  
 
Pixel-wise exposure coding is implemented using a two-tap pixel design inspired by the 
indirect time-of-flight (iToF) pixel, but with two key differentiators: (1) iToF pixel performs 
fixed temporal coding only (Fig. 5.8.2 (right, top)), whereas our pixel includes per-pixel 
charge-sorting circuitry between taps 1 and 2, which enables pixel-wise spatial exposure 
programmability, and (2) a moderate charge transfer contrast of 60-70% is sufficient 
for iToF pixel as it operates on phase measurements, whereas our pixel enables 
applications that have much stricter contrast requirements, above 90-95%; this limits 
the coded subexposure rate to around 12.5MHz versus higher operating iToF frequencies. 
Also, many reported spatially coded computational image sensors offer coarse-resolution 
coding on pixel clusters (Fig. 5.8.2 (right, second from top)), for example on a 16×16 
pixel grid [4], effectively reducing the coded-sensor spatial resolution by a large factor 
(e.g., by 256× in [4]). Our pixel performs coding at the native spatial resolution (Fig. 
5.8.2, right, third from top) and scales well to stacked-wafer technologies by means of 
local temporal multiplexing on small pixel groups, without the need for large 3D 
interconnect in each pixel or large temporal lag. Finally, our coded subexposure rate is 
a factor of up to 320× higher than the fastest previous pixel-wise exposure coding 
implementation [1], owing to the random-access nature of the code update port (Fig. 
5.8.2, right, fourth from top), and to the fact that many coded imaging techniques require 
sparse temporal code updates (e.g., only in a single row or a few rows at a time). To 
facilitate fast and low-power code delivery, as shown in Fig. 5.8.2 (left, top), a custom 
code generator can locally generate three types of common codes without having to 
spend the power to ship them from off the chip. 
 
Figure 5.8.3 depicts the circuit diagrams of the pixel and readout path, and the 
corresponding timing diagrams. The processes of pixel coding and RFDC can be 
temporally staggered or interleaved, offering an extra degree of freedom for various 
computational imaging techniques.  
 
Figure 5.8.4 illustrates the experimentally measured RFDC SNR and the pixel charge-
transfer contrast. A total dynamic range of 95dB has been measured, with SNR ranging 
between approximately 10 and 42dB, for four VREF-VIN crossings per RFDC output. 
 
Figure 5.8.5 shows the raw experimentally measured output and reconstructed HDR 
image mapped by log-compression to a low-dynamic-range (LDR) space using a four-
comparison RFDC. The RFDC output is split into four images to show the outputs at the 
four different VREF-VIN crossings, one per VREF half-period during the exposure. 
 
Figure 5.8.6 depicts the comparative analysis table. Figure 5.8.7 shows the micrograph 
of the image sensor fabricated in a 110nm CIS process. The 3.67mW flux-to-digital 
converter bank has a very small foot-print and was used to obtain all experimental results.  
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Figure 5.8.1: SS-ADC vs regression-based flux-to-digital converter (RFDC) with single 
and multiple comparisons.

Figure 5.8.2: Image sensor block diagram and various coding strategies that are 
implemented on the chip.
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Figure 5.8.3: Coded-exposure pixel, regression-based flux-to-digital converter 
(RFDC), and their timing diagrams.

Figure 5.8.4: Experimentally measured photon transfer curve and contrast 
characterization.
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Figure 5.8.5: Experimentally measured results with reconstructed HDR image using 
multiple-comparison RFDC.

Figure 5.8.6: Comparison of state-of-the-art image sensors with wide-dynamic-range 
readout and/or coded exposure.
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Figure 5.8.7: Micrograph of the 110nm CIS IC.

20x 1:32-bit PIXEL-CODE DESERIALIZER
CUSTOM CODE GENERATOR

2X
 R

OW
 D

EC
OD

ER640H x 480V

DUAL-TAP PIXEL-WISE
CODED-EXPOSURE 

PIXEL ARRAY

340x SAR ADC (FOR BENCHMARKING)

5.5mm
340x RFDC

5.6
mm

17x 20:1 SERIALIZER

Authorized licensed use limited to: EPFL LAUSANNE. Downloaded on October 10,2023 at 11:56:50 UTC from IEEE Xplore.  Restrictions apply. 



<<
  /ASCII85EncodePages false
  /AllowTransparency false
  /AutoPositionEPSFiles false
  /AutoRotatePages /None
  /Binding /Left
  /CalGrayProfile (Gray Gamma 2.2)
  /CalRGBProfile (None)
  /CalCMYKProfile (None)
  /sRGBProfile (sRGB IEC61966-2.1)
  /CannotEmbedFontPolicy /Warning
  /CompatibilityLevel 1.7
  /CompressObjects /Off
  /CompressPages true
  /ConvertImagesToIndexed true
  /PassThroughJPEGImages true
  /CreateJobTicket false
  /DefaultRenderingIntent /Default
  /DetectBlends true
  /DetectCurves 0.0000
  /ColorConversionStrategy /LeaveColorUnchanged
  /DoThumbnails true
  /EmbedAllFonts true
  /EmbedOpenType false
  /ParseICCProfilesInComments true
  /EmbedJobOptions true
  /DSCReportingLevel 0
  /EmitDSCWarnings false
  /EndPage -1
  /ImageMemory 1048576
  /LockDistillerParams true
  /MaxSubsetPct 100
  /Optimize true
  /OPM 0
  /ParseDSCComments false
  /ParseDSCCommentsForDocInfo false
  /PreserveCopyPage true
  /PreserveDICMYKValues true
  /PreserveEPSInfo false
  /PreserveFlatness true
  /PreserveHalftoneInfo true
  /PreserveOPIComments false
  /PreserveOverprintSettings true
  /StartPage 1
  /SubsetFonts false
  /TransferFunctionInfo /Remove
  /UCRandBGInfo /Preserve
  /UsePrologue false
  /ColorSettingsFile ()
  /AlwaysEmbed [ true
  ]
  /NeverEmbed [ true
  ]
  /AntiAliasColorImages false
  /CropColorImages true
  /ColorImageMinResolution 200
  /ColorImageMinResolutionPolicy /OK
  /DownsampleColorImages true
  /ColorImageDownsampleType /Bicubic
  /ColorImageResolution 300
  /ColorImageDepth -1
  /ColorImageMinDownsampleDepth 1
  /ColorImageDownsampleThreshold 1.50000
  /EncodeColorImages true
  /ColorImageFilter /DCTEncode
  /AutoFilterColorImages false
  /ColorImageAutoFilterStrategy /JPEG
  /ColorACSImageDict <<
    /QFactor 0.76
    /HSamples [2 1 1 2] /VSamples [2 1 1 2]
  >>
  /ColorImageDict <<
    /QFactor 0.76
    /HSamples [2 1 1 2] /VSamples [2 1 1 2]
  >>
  /JPEG2000ColorACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 15
  >>
  /JPEG2000ColorImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 15
  >>
  /AntiAliasGrayImages false
  /CropGrayImages true
  /GrayImageMinResolution 200
  /GrayImageMinResolutionPolicy /OK
  /DownsampleGrayImages true
  /GrayImageDownsampleType /Bicubic
  /GrayImageResolution 300
  /GrayImageDepth -1
  /GrayImageMinDownsampleDepth 2
  /GrayImageDownsampleThreshold 1.50000
  /EncodeGrayImages true
  /GrayImageFilter /DCTEncode
  /AutoFilterGrayImages false
  /GrayImageAutoFilterStrategy /JPEG
  /GrayACSImageDict <<
    /QFactor 0.76
    /HSamples [2 1 1 2] /VSamples [2 1 1 2]
  >>
  /GrayImageDict <<
    /QFactor 0.76
    /HSamples [2 1 1 2] /VSamples [2 1 1 2]
  >>
  /JPEG2000GrayACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 15
  >>
  /JPEG2000GrayImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 15
  >>
  /AntiAliasMonoImages false
  /CropMonoImages true
  /MonoImageMinResolution 400
  /MonoImageMinResolutionPolicy /OK
  /DownsampleMonoImages true
  /MonoImageDownsampleType /Bicubic
  /MonoImageResolution 600
  /MonoImageDepth -1
  /MonoImageDownsampleThreshold 1.50000
  /EncodeMonoImages true
  /MonoImageFilter /CCITTFaxEncode
  /MonoImageDict <<
    /K -1
  >>
  /AllowPSXObjects false
  /CheckCompliance [
    /None
  ]
  /PDFX1aCheck false
  /PDFX3Check false
  /PDFXCompliantPDFOnly false
  /PDFXNoTrimBoxError true
  /PDFXTrimBoxToMediaBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXSetBleedBoxToMediaBox true
  /PDFXBleedBoxToTrimBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXOutputIntentProfile (None)
  /PDFXOutputConditionIdentifier ()
  /PDFXOutputCondition ()
  /PDFXRegistryName ()
  /PDFXTrapped /False

  /CreateJDFFile false
  /Description <<


    /CHS <FEFF4f7f75288fd94e9b8bbe5b9a521b5efa7684002000410064006f006200650020005000440046002065876863900275284e8e55464e1a65876863768467e5770b548c62535370300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200036002e003000204ee553ca66f49ad87248672c676562535f00521b5efa768400200050004400460020658768633002>
    /CHT <FEFF4f7f752890194e9b8a2d7f6e5efa7acb7684002000410064006f006200650020005000440046002065874ef69069752865bc666e901a554652d965874ef6768467e5770b548c52175370300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200036002e003000204ee553ca66f49ad87248672c4f86958b555f5df25efa7acb76840020005000440046002065874ef63002>
    /CZE <>
    /DAN <>
    /DEU <>
    /ESP <>
    /ETI <>
    /FRA <>



    /HUN <>
    /ITA (Utilizzare queste impostazioni per creare documenti Adobe PDF adatti per visualizzare e stampare documenti aziendali in modo affidabile. I documenti PDF creati possono essere aperti con Acrobat e Adobe Reader 6.0 e versioni successive.)
    /JPN <>
    /KOR <FEFFc7740020c124c815c7440020c0acc6a9d558c5ec0020be44c988b2c8c2a40020bb38c11cb97c0020c548c815c801c73cb85c0020bcf4ace00020c778c1c4d558b2940020b3700020ac00c7a50020c801d569d55c002000410064006f0062006500200050004400460020bb38c11cb97c0020c791c131d569b2c8b2e4002e0020c774b807ac8c0020c791c131b41c00200050004400460020bb38c11cb2940020004100630072006f0062006100740020bc0f002000410064006f00620065002000520065006100640065007200200036002e00300020c774c0c1c5d0c11c0020c5f40020c2180020c788c2b5b2c8b2e4002e>
    /LTH <>
    /LVI <>
    /NLD (Gebruik deze instellingen om Adobe PDF-documenten te maken waarmee zakelijke documenten betrouwbaar kunnen worden weergegeven en afgedrukt. De gemaakte PDF-documenten kunnen worden geopend met Acrobat en Adobe Reader 6.0 en hoger.)
    /NOR <>
    /POL <>
    /PTB <>


    /SKY <>

    /SUO <>
    /SVE <>
    /TUR <>

    /ENU (Use these settings to create Adobe PDF documents suitable for reliable viewing and printing of business documents.  Created PDF documents can be opened with Acrobat and Adobe Reader 6.0 and later.)
  >>
>> setdistillerparams
<<
  /HWResolution [600 600]
  /PageSize [612.000 792.000]
>> setpagedevice


